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- CARBON CYCLE MODELLING: ILLUSTRATIONS
OF MODELLING PROBLEMS IN IGBP STUDIES

I.G. Enting

1. INTRODUCTION

The International Geosphere-Biosphere Program (IGBP) is a proposed multi-disciplinary
study of the geosphere-biosphere system. The various elements of this system are the

atmosphere, hydrosphere, terrestrial and aquatic biota, soils and sediments. The main

elements of the IGBP defined in the 1986 ICSU report (1] are:

e Studies of interactive processes that govern global change.

Development of a new generation of coupled models of the environment.

Design of suitable tests to guide the development of these models and the under-

standing of the processes.

e Programs of observations tailored to provide data needed for these activities.

The present report explores some of the issues involved in modelling and other theoretical
studies within the IGBP. The perspective reflects the author’s experience in atmospheric
science; the global carbon cycle is used to illustrate many of the issues.

The proposed IGBP core projects include two modelling projects: Modelling Global
Biogeochemical Cycles and Geosphere-Biosphere Models [2]. The biogeochemical mod-
elling is introduced as a guide to the more complicated geosphere-biosphere modelling
and because the carbon cycle in particular will ‘be the core element of any truly global

geosphere-biosphere model’ [2].
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Figure 1: Schematic representation of major components of the geosphere-biosphere sys-
tem.
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The IGBP is an attempt to obtain an overall view of global change as an alternative to
piecemeal approaches that have been used to date. Most studies of aspects of global change
have been on a problem—by-problem basis, e.g. ozone depletion by supersonic transports,
ozone depletion by nuclear testing, ozone depletion by chlorofluorocarbons, the ozone
hole, the CO, greenhouse effect and the augmenting of the greenhouse effect by methane
and chlorofluorocarbons. The proposed US Global Tropospheric Chemistry Program [3]
is designed to give a degree of understanding of atmospheric chemistry that is adequate
for dealing promptly with new concerns as they arise. In the area of ocean chemistry
and dynamics a series of integrated programs such as GEOSECS, TTO and the proposed
World Ocean Circulation Experiment (WOCE) [4] have been developed to provide data
bases for ocean modelling. These integrating programs have been within single disciplines.
The IGBP aims to take the process one step fur.ther and integrate different disciplines. The
aim of this integrative activity could be regarded as Lovelock’s ‘Geophysiology’ which he
refers to as ‘thé earth science’ (singular) rather than the traditional terminology of ‘earth
sciences’ (plural) [5].

In the description of the elements of the IGBP, the key word is ‘interactive’. It is the
interaction between the various components of the geosphere-biosphere system than make
a multi-disciplinary approach necessary. Interaction between the various components of
the system allows the possibility of complex feedback loops.

The importance of identifying the feedbacks in the system can be demonstrated by
comparing two extreme views of the system. The first view is the traditional single-
discipline approach in which the various components shown in Figure 1 are studied indi-
vidually, generally at a finer level of description than the lumped form used in Figure 1.
In such studies, the other components are regarded as a specified environment (often fixed

in time) that acts on the subsystem of interest but which is not significantly influenced
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in return. In the absence of feedback loops such an approach could be used to obtain a
description of the behaviour of the system as a whole.

An alternative to the ‘single-discipline’ view of the geosphere-biosphere system is em-
bodied in the ‘Gaia’ hypothesis of Lovelock [6]. This approach regards the biota as
controlling the composition of the atmosphere in such as way as to preserve the habitibil-
ity of the planet in the face of perturbing influences. In later work, Lovelock [5] has
noted that in systems where such negative feedback leads to homeostasis, it is frequently
possible for the feedback processes to ‘saturate’ so that a sufficiently strong perturbing
influence can overwhelm the controls and cause the system to change abruptly to some
new state. Broecker [7] has warned that the relation between CO; content and deposition
temperature obtained from polar ice-cores indicates that such an instability may occur
in the subsystem involving the dynamics and CO, content of the atmosphere and the
dynamics and carbon content of the oceans.

The bulk of this report (Sections 4 to 7) explores various problems that can be expected
in modelling the geosphere-biosphere system. Section 2 lists these problems. Some of them
were identified in the 1986 ICSU report [1]. Others are suggested by experience in the
development of atmospheric composition studies and carbon cycle studies in particular.
Carbon cycle modelling is discussed in Section 3; it is used to illustrate many of the
problems that are discussed.

Sections 4, 5, 6 and 7 explore, respectively, the problems of different model type,
mismatch in time- and space-scales, the difficulties of ill-posed problems and the possibility
of new modes of chaotic behaviour. Section 8 reviews some significant problems involving

linkages between different components of the geosphere-biosphere system.
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2. PROBLEMS

The 1986 ICSU report [1] identified two important problems in the study of the geosphere-

biosphere system:

e The differences between the spatial scales usually involved in studies of individual

components of the system.
e Differences in the time-scales involved in the various components.

There are, however, a number of other methodological problems that can be expected

when undertaking studies of the geosphere-biosphere system:

e Many studies are going to involve the solution of ill-posed problems in which one is
trying to deduce properties that are extremely sensitive to small errors in measure-

ments and small uncertainties in our knowledge of the system behaviour.

o There is a severe mismatch between the types of model possible for the different
components of the geosphere-biosphere system. Karplus (8] suggested classification
of models along a spectrum ranging from ‘black-box’ curve-fitting models through
to ‘white-box’ fully-deductive models. Currently models of various components of

the geosphere-biosphere system range right across this modelling spectrum.

e It is possible that the existence of the feedback loops shown in Figure 1 allows
the system to exhibit new modes of chaotic dynamics that are additional to the
chaotic behaviour that occurs in individual components of the system. Such chaotic
behaviour is a quasi-random evolution of deterministic systems. Chaotic behaviour
has been extensivély studied, especially in connection with the theory of turbulence
and so is well known in atmospheric and oceanic dynamics. A number of key

references were collected by Cvitanovic [9].
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Reservoir Size, Gt C | Turnover, y | Rate of change
Atmosphere 614 4 3
Land biota =700 |. ~10 ?
Soils ~1500

Ocean surface 1000 ~8 ~0.5
Deep oceans 30000 > 100 ?
Fossil fuel 7000 7 -5
Reactive CaCOjz sediments 2500 10000 ?
CaCOg 3 x 107 107

Table 1: The main reservoirs involved in the global carbon cycle, together with current
carbon contents (in Gt C), and turnover time and net carbon exhanges (in Gt C y~1)

e The development of the ‘new generation of coupled models’ is likely to encounter
considerable difficulty and require new methodologies for calibrating and validating
models when the calibration process is inherently ill-conditioned and the system

may exhibit chaotic dynamics.

These various difficulties are described in more detail i‘n subsequent sections, and
illustrated by relevant examples from previous studies of the carbon cycle and other com-
ponents of the geosphere-biosphere system. It is important to note this list of problems is
based on such experience. The possibility remains that studies of the geosphere-biosphere
system may encounter further methodological problems that are qualitatively different

from any encountered in the study of particular subsystems.

3. CARBON CYCLE MODELLING

Table 1 lists the various components involved in the global carbon cycle, and using data
based on the study by Sundquist [10] gives the approximate size of the carbon reservoirs,
their estimated rates of change ( i.e. net flux into the reservoir) and their turnover times,
defined as the ratio of reservoir size to gross carbon exchanges with other reservoirs.
Three-dimensional models of atmospheric transport have been used to look at the

seasonal variation of CO, [11]. These models compute the transport using either meteo-
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rological data or else the transport fields calculated by a general circulation model (GCM)
of atmospheric dynamics. Ocean general circulation models have been used to calculate
the uptake of CO, into the deep oceans [12]. Because of the very different time-scales in-
volved in the atmosphere and the ocean, these two types of GCM-based transport models
of aspects of the carbon cycle have not been run coupled together and it seems inappro-
priate to do so; in each case a parameterised form of the other model’s behaviour can be
used as a boundary condition of the other.

Two-dimensional models of atmospheric transport are more flexible than the corre-
sponding three-dimensional models. In particular it is possible to run such models in an
inverse mode, specifying a zonally averaged surface CO, concentration and calculating
the corresponding surface sources [13, 14]. When run in this mode, the models can be run
as ‘atmosphere-only’ models. When atmospheric transport models are run in the forward
mode, the surface sources need to be specified. At the very least, an ocean surface model
is needed as in the work of Pearman and Hyson [15]. Even in this case the treatment of
transfer of carbon into the sub-surface layers of the ocean must be parameterised in some
way.

Traditionally the combined global carbon system in the atmosphere, the oceans and
the land biota has been modelled using coarse lumped ‘box-models’ [16, 17]. These are
used to study changes on time-scales of decades to centuries. Sundquist [10] presents a
range of models of this type, including several that include the carbonate sediments and

which are therefore applicable to geological time-scales.

4. THE MODELLING SPECTRUM

Karplus [8] defined a spectrum of mathematical modelling according to the amount of

inductive as opposed to deductive information embodied in the models. This spectrum
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Quantity | Reservoir Space Time interval | Coverage

CO; conc | Atmosphere | 30 sites < 1 month ~1980 onwards

CO; conc | Atmosphere | 2 sites < 1 month 1958 onwards

CO; conc | Air in ice several sites ~10y 1700 — present

CO; conc | Air in ice few sites 1000 y 160000 BP to present
18C:12C Atmosphere | Several sites < 1 month last 5 years

o1z Atmosphere | Several sites ~1 month 1960 — present
4.12¢ ocean surface | Several regions < 1 month 1906 on

12 Ocean Few cross sections | one-off 1973

1120 Tree rings Many sites <5y several centuries

Table 2: Typical data for carbon cycle modelling

runs from fully-inductive ‘black-box’ modelling through various shades of grey to fully-
deductive ‘white-box’ models. One important property associated with the spectrum is
the range of validity of a model. An inductive model can only be expected to be valid
for those conditions from which it was calibrated. In contrast, models that are developed
by systematic deduction from general physical laws can be expected to be valid over the
whole domain of applicability of such laws.

Karplus noted that particular subject areas tended to occupy specific positions on the
modelling spectrum. However, a contrasting viewpoint was given by Enting [18] who gave
examples of aspects of the carbon cycle using models spanning virtually the whole range
of the modelling spectrum.

As noted in Section 2, the models that have usually been applied to individual com-
ponents of the geosphere-biosphere system have come from widely scattered points on the
modelling spectrum. A few examples will illustrate the range.

Atmospheric dynamics In principle the dynamical behaviour of the atmosphere is
close to being a white-box system. The behaviour of the atmosphere is governed by basic
physical laws: Newton’s laws of motion, the equation of state for air as a function of
moisture content and laws of radiative transfer. The boundary conditions at the earth’s

surface, involving friction, radiation and exchange of water pose some difficulties. One of
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the most serious difficulties in modelling atmospheric dynamics is that the spatial scale of
atmospheric motions ranges from turbulent motions on the scale of metres to organised
hemispheric circulations with corresponding variations in time scales of minutes to years.
Because of the non-linear interactions, the effects of such sub-grid scale turbulence must
be parameterised empirically. Another parameterisation is involved in the description of
cloud cover in global-scale models, because clouds generally form on scales smaller than
any currently realistic grid-scale. Empirical parameterisations can be derived inductively
but, as noted above, this can limit the extent to which the model can be applied under
different climatic conditions. The questions of whether such parameterisations remain
valid under changed climatic conditions represents one of the major doubts concerning
the applicability of general circulation models of the atmosphere to studies of climatic
change. In spite of these problems, general circ.ulation models of the atmosphere are close
to the ‘white-box’ end of the spectrum.

Atmospheric chemistry Modelling the behaviour of chemically active constituents of
the atmosphere is subject to a number of difficulties. Almost invariably very large numbers
of distinct chemical reactions are taking place and often the rate constants (and their
dependence on temperature) are poorly known. It is generally necessary to truncate the
system to 100 or so reactions without there being any systematic technique for evaluating
the importance of those reactions that are excluded. The unpredicted appearance of the
so-called ‘ozone-hole’ is an example of the surprises that may be in store in this area.
(The ‘ozone-hole’ is apparently the result of chemistry on ice in polar stratospheric clouds
— such inhomogeneous processes had not been included in atmospheric models at the
time the hole was detected.)

Ocean dynamics The development of ocean general circulation models from first prin-

ciples is at a less developed stage than the development of general circulation models of
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the atmosphere. There are a number of reasons for this. One is that both temperature

and salinity variations give density changes that can drive ocean circulation. A more

important difference is the smaller scale of the most dynmaically important eddies. This

not only makes modelling more difficult but also has the further effect of limiting the
)

representativeness of observational records which are in any case far sparser than the

corresponding atmospheric records.

A consequence of the difficulties involved in modelling the circulation of the ocean
is that most studies of ocean chemistry have used highly simplified parameterisations of
ocean transport of minor constituents. A prominent example is the ‘box-diffusion model’
of Oeschger et al. [16] which was developed for global carbon cycle studies. This model
simply represents the world ocean as a single, spatially uniform surface layer overlying a
water mass with purely diffusive transport. This approach to modelling ocean uptake of
atmospheric constituents corresponds very much to a grey-box region of the spectrum of
models. It is not entirely inductive since it is assumed that different tracers can be taken
up in similar ways. In particular, these models are often calibrated using the response
to the *C from nuclear tests. Broecker et al. [19] suggested recalibrating the diffusion
parameter on the basis of tritium from thermonuclear weapons tests.

At the ‘black-box’ end of the spectrum, statistical modelling has an important role.
Mouch of the analysis of the carbon cycle uses signals that have been obtained by statistical
processing of observational data (often as time series). Proper statistical analysis and
processing requires the use of a statistical model (either implicitly or explicitly) and such
models need to be validated for that task. This is not often done in studies of atmospheric
composition. For CO,, the WMO Hilo meeting [20] represents a useful step towards a

sounder approach to statistical analysis.
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5. MISMATCH BETWEEN SPACE AND TIME SCALES

The differences in space and time scales between the various components of the geosphere-
biosphere system was noted as a problem in the 1986 ICSU report [1]. There is already
a large body of experience with problems of discordant time scales that should give some
guidance in dealing with these problems. Hopefully some of the techniques can be used
to deal with mismatched space-scales. Various previously studied contexts in which dis-
cordant time-scales are involved are:

Atmospheric chemistry Problems with time-scales in atmospheric chemistry arise from
the large variations in rate constants for chemical reactions. In some cases these problems
can be handled by numerical techniques designed for ‘stiff’ differential equations. In other
cases the behaviour can be approximated by assuming that a set of ‘fast’ reactions can
always be regarded as having proceeded to equilibrium and then the resulting equilibrium
conditions can be used to specify the concentrations of constituents involved in the ‘slow’
reactions.

Atmospheric dynamics There are a number of contexts in which problems in atmo-
spheric dynamics involve a very wide range of time scales. As an example, Holton [21]
describes how numerical forecasting calculations have to remove the fastest dynamical
modes of the atmosphere (sound and gravity waves) allow sufficeintly large time step in
the numerical solution.

The global carbon cycle Sundquist [10] presents an analysis of an hierarchial series
of carbon cycle models describing the periods ranging from decadal time scales for the
atmosphere/ocean/biosphere system through to time-scales of 10° years or longer. A
matrix-eigenvector anaiysis was used to relate various models in the sequence which were

derived by successive combination of reservoirs.



223

In general the mis-match between space and time scales becomes important when
non-linear interactions are involved — for linear interactions, we can work with averages.
Unfortunately some of the most strongly non-linear interactions occur between the biota
and the atmosphere (both physical and chemical) where much of the atmospheric influence

comes from relatively rare extreme events.

6. ILL-CONDITIONED INVERSE PROBLEMS

There has been an increasing recogunition of the importance of ill-conditioned inverse prob-
lems in studies of many components of the geosphere-biosphere system. In appreciating
the role of inverse problems it is necessary to make a distinction between descriptive or
forward modelling as opposed to deductive or inverse modelling. In this context, ‘de-
ductive’ refers to the way the model is used whil in Section 4, it refers to the way the
model is constructed. Thus forwardmodelling is involved with the ‘whiter’ end of the
modelling spectrum defined in Section 4 above. A system is modelled by assuming a com-
plete specification of all the model processes and the outputs are compared to real-world
observations. In inverse modelling, some or all of the processes are incompletely specified
and the comparison between the model outputs and real-world observations is used as a
basis for adjusting the model until agreement is reached. Allison [22] has described the
reasons why this deductive inverse approach is potentially unstable. The argument is that
for numerical or mathematical modelling to be practical, the system must be such that it
can be usefully approximated. The outputs of the model must be relatively insensitive to
incompleteness or inaccuracy in the model specifications and to incompleteness or errors
in the inputs driving the model. Relatively large amounts of error or incompleteness in
both the model and its inputs should give only small changes in the outputs. It follows

that if a model with these properties is being used in the inverse mode of determining
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aspects of the model structure or its inputs from a comparison between observations and
model outputs then small amounts of error or incompleteness in the observations will lead
to large errors in the quantities determined in the inverse calculation. Allison [22] noted
that in mathematical terms, the ability to sensibly approximate a system corresponds to
the requirement that the behaviour of the system be described by a compact operator.
The difficulties with the inverse problem arise from the fact that no compact operator has
a bounded inverse.

Craig and Brown [23] discuss the methodological problems of fields of study in which
inverse problems are common. It is usually the case that if only indirect information is
available about some physical system then only a projection of the system’s characteristics
will be obtainable. A description of a general mathematical approach to the linear inverse
problem is given by Jackson [24]. Techniqués for dealing with ill-conditioned inverse
problems are well-advanced in seismology and other fields involving remote sensing [25].
There is also a significant history of using temperature and salinity variations to deduce
ocean circulation. A more recent biogeochemical study attempted to use multiple tracers
to determine the broad scale features of ocean circulation [26]. This attempt encountered
some consistency problems involving phosphorus distributions. Mansbridge and Enting
[27] re-examined the calculations to see whether the problem might have arisen from
insufficient smoothing but they concluded that the problem must lie in some limitation
of the model.

In the time-domain the most common inverse problem is the deconvolution problem.
For a linear system the amount of tracer remaining in a reservoir such as the atmosphere

at a time t after a unit impulse source is given by a response function R(t). This allows
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one to relate the time history of concentrations ¢(t) to a time history of sources by

(1) oft) = o) + [ "Rt — ¢)s(¢)dE.

Enting and Mansbridge [28] discussed the inversion of (1) in connection with the inter-
pretation of CO, data from ice-cores [29]. In particular they noted:

(1) there is an explicit inversion relation of the form

(3)  s(t) = (6)/R(0) + (elt) — (ODROVROP ~ [ K(t ~ #)el#!) ~ e(0))d

where K(t) is a smoothly varying inversion kernel.

(i1) the instability in the inversion arises solely from the occurrence of a derivative of
¢(t) in the first term of (2);

(iii) approximating R(t) by sums of exponentials leads to K(t) being also a sum of
exponentials.

(iv) the inversion relation (2) shows clearly how uncertainties about past CO; concen-
trations will influence estimates of present CO, sources.

For spatial problems a greater diversity of inverse problems occurs; some of these were
discussed by Enting (1985). A more comprehensive analysis is given by Newsam and Ent-
ing (1988). They considered the problem of deducing surface sources of a tracer such as
CO; from measurements of atmospheric concentrations approximating atmospheric trans-
port as a purely diffusive process. They found that the the noise amplification depends
roughly linearly on the wave number k. Enting [30] and Enting and Manshridge [13] noted
the linear k-dependence for inversions using a two-dimensional advective-diffusive model.

Newsam and Enting [31] also considered the inversion of high-altitude data e.g. upper
troposphere CO, data. The inversion problem is worse-conditioned than any order of
differentiation: the noise amplification grows as [ksinh(k)]*/2. Thus, the concentrations

are only significantly affected by the global-scale features of the sources. Therefore, so
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long as the inversion is constrained to produce only such global-scale features, they can
be deduced without being concerned about interference from smaller-scale details. Enting
and Newsam [32] also considered the extent to which ground-based observations can give
information about processes in the free atmosphere.

Enting [33] and Enting and Pearman [34] have pointed out the poorly-conditioned
nature of the calibration of carbon cycle models — often the data are insufficient to
distinguish between alternative processes. They used a Bayesian approach to model cali-
bration. Another interesting aspect of that work (see also [35]) was their use of the models
to analyse the extent to which new observations could resolve the uncertainties. They did
this by performing model calibrations, combined with sensitivity studies while including
various items of ‘hypothetical data’ to see if such data could reduce the sensitivity of
the model. Since we can expect many aspect‘s of the geosphere-biosphere system to be
poorly-defined, this type of modelling may be used to plan observational programs and

therfore could play a key role in the IGBP.

7. CHAOTIC DYNAMICS

In recent years it has been recognized that many deterministic dynamical systems can
exhibit apparently random behaviour. This can occur in quite simple systems: the mini-
mum requirements are three first-order differential equations with a non-linear coupling.
A classic example of this type is given in the study by Lorenz [36]. In such chaotic
systems states that are close initially tend to diverge exponentially with time implying
that the detailed evolution of the system is essentially unpredictable after some char-
acteristic period. Lorenz [37] has studied the implications of this type of behaviour on
the limits of weather forecasting; the existence of chaotic behaviour in the atmsophere

places very severe limitations on our ability to predict the weather at a specified time.



227

However this limitation does not automatically make it impossible to compute climatic
averages under either present or future climatic forcing. A more serious problem for the
prediction of climatic change is the role of chaotic behaviour in the ocean or in the com-
bined atmosphere-ocean system. The role of such variability is currently unclear. The
field of chaotic dynamics is currently an extremely active field of research particularly in
connection with the problems of turbulence.

Within the geosphere-biosphere system it is obvious that chaotic dynamics occurs in
many of the individual components. The atmosphere has already been noted. Turbulent
eddies also play an important role in the oceanic circulation. Chaotic dynamics can also
occur in biotic systems of the predator-prey type. If, as is common, time-lagged interac-
tions are considered as representing the maturing of individuals then chaotic behaviour
can occur with fewer than three components [38].

As implied by the examples given above, this chaotic behaviour is relatively well-
known in many of the relevant subject areas. The most important question for the IGBP
is whether coupling the various subsystems allows any new modes of chaotic behaviour
as opposed to merely shifting the parameters describing the behaviour of individual sub-
systems.

The behaviour of the carbon cycle itself, seems to be too highly damped to support
chaotic oscillations. There is however, a suggestion by Ghil [39] that chaotic behaviour
may be involved with the interactions between CO, and climate. The feedback path is
discussed further in the following Section but it may be summarised as ‘climate affects
ocean circulation which affects ocean chemistry which affects atmospheric CO; which
affects climate’. This feedback provides a way of amplifying the relatively weak radiative
effects of variations in the earth’s orbit to a sufficient degree to cause the ice ages. Ghil

suggests that the natural behaviour of this interacting system could be some form of
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chaotic behaviour so that the astronomical forcing would produce a response that varied
from one time period to the next. This suggestion could give an explanativon of some of
the anomalies observed in the relation between paleoclimatic records and the astronomical
cycles. The first anomaly is that the relations are apparent in the frequency domain but
are less obvious in the time domain — this could be expected if the behaviour of the
system corresponded to periodic forcing of a chaotic oscillator. The second anomaly is
that the relative importance of the various frequencies in the paleo-climatic record does
not reflect the ordering of the relative radiative effects of the astronomical variations —
again this could be explained by reference to the instrinsic dynamics of the CO,-climate

system.

8. CURRENT PROBLEMS

A problem of current concern is the possibility of a closed feedback loop in the CO,
climate connection. Such a possibility is suggested by the fact that CO, concentrations
(as determined from bubbles trapped in polar ice) were typically 200 ppmv during glacial
periods. Since COj, is an important greenhouse gas, this result implies that the reduction
in CO, contributed to the lowering of temperatures. However the correspondence between
glacial periods and the characteristics of the earth’s orbit suggest a primary astronomical
forcing (subject to the qualifications in the previous section). The CO, feedback can
resolve the problem that orbital changes alter the radiation input to the earth by an
amount that is insufficient to account for the temperature differences between glacial and
interglacial periods. In addition, the attribution to CO, of a major role in the glacial
inter-glacial cycle explains why glaciations were synchronous between the hemispheres
even though the primary astronomical forcing had opposing phases in each hemisphere.

Various mechanisms have been proposed for the lowering of COj3. Currently the most
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plausible involve changes of ocean circulation giving changes of ocean nutrient balance
causing changes in the marine biota and thus in the carbon distribution in the ocean
surface and the atmosphere.

This feedback is of current concern for two related reasons. Firstly, a positive feedback
between CO; and climate could amplify the greenhouse effect due to fossil fuel use. Sec-
ondly there is a growing body of evidence that the ocean circulation has at times changed
quite abruptly, particularly around the end of the last glaciation. It is thus conceivable
that such abrupt changes could occur in response to anthropogenic CO;. As noted above,
such abrupt change can be characteristic of the response of homeostatic systems when
subjected to a forcing that exceeds the adaptive limits of the system.

In connection with these problems, an important question is whether the ocean cir-
culation and chemistry is currently represented by an equilibrium steady state plus a
chemical perturbation from fossil carbon. There are a number of aspects of this question
that suggest further investigation. Firstly, Enting and Mansbridge [40] showed that there
was no possible linear steady-state ocean model that could reconcile the biotic COj, release
estimates by Houghton et al. [41] with a history of CO, concentrations from ice cores ob-
tained by Neftel et al. [29]. Enting and Mansbridge favoured the explanation that biotic
release estimates were either in error or missing some processes but noted the possibility
of a time-varying ocean circulation, possibly representing a recovery from little ice-age
conditions. Given the importance of phosphorus in many theories of the climate-CO,
feedback it is interesting to note that the multitracer inversion of Bolin et al. [26] (which
assumed a steady-state ocean circulation) had most difficulty accounting for the observed
phosphorus distribution. Further theoretical studies of these questions seem desirable. In
addition it would be valuable to conduct more detailed studies using ice-cores to establish

CO4 changes through the onset, duration and recovery from the little ice-age. Such a
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study might provide an example of the climate CO,-feedback as well as helping answer
the question of whether the ocean circulation and chemistry is (i) in a steady state; (ii)
still recovering from changes connected with the little ice age, or (iii) responding to cli-
matic consequences of the increases in CO,. This last possibility seems unlikely at present
given the lack of clear detection of a COz-induced increase in atmospheric temperature.
However it is a possibility that must be given increasing consideration as time goes on.
A recent study that raises the possibility of such changes is that of Tans et al. [42].

Their argument has three main steps;

e Inversion of atmospheric CO, data suggests that the southern oceans are only a
weak sink of CO, (in proportion to their area) while there is a strong sink at mid

latitudes of the northern hemisphere

e Ocean pcos data indicates that northern oceans are not a strong CO; sink, implying

that the sink must be in the terrestrial biota

e Integration over the oceans gives a net sink of 0.5 to 1.0 Gt C y!
There are three distinct interpretations of these results:

e The analysis is incorrect.

e The oceans have always been a weak sink of CO;. This seems to be inconsistent
with radiocarbon data from the period after nuclear testing unless some key process

has been neglected.

e The oceanic uptake has changed so that the oceans are taking up less CO; than

previously.

One fact that points towards a possible change in oceanic CO;, uptake is that the

modelling study by Pearman and Hyson (1986) found that the atmospheric CO; data
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were consistent with the southern oceans being a strong sink while the studies by Enting
and Mansbridge [13] and Tans et al. [14] indicated a weak southern ocean sink. While there
were important differences between the models used, a major determinant of the differing
conclusions was differences in the CO, data. The earlier data analysed by Pearman and
Hyson [15] had a much greater change between the south pole and the equator than was
apparent in the later data. This may indicate a genuine change but it could equally well

reflect calibration problems in the earlier records.

9. CONCLUSIONS

The conclusion of this review is that theoretical studies within the IGBP will require the
development of new methodologies for modelling. There is a need for development in the
fields of numerical modelling, mathematical analysis and statistical modelling.

The development in numerical modelling must deal with the problems of mismatches
in space and time scales. Mathematical analysis is needed as a guide to the appropriate
use of numerical models. In the area of fluid dynamics of the atmosphere and ocean there
is a large body of analytic work that can provide paradigms for interpreting the behaviour
of numerical models in terms of such concepts as internal gravity waves, Rossby waves,
Kelvin waves, etc. In other fields such as atmospheric chemistry such a tradition is lacking
although simplified low-resolution models can be of some use in interpreting the results

of large numerical models.

10. ACKNOWLEDGEMENTS

The author wishes to acknowledge valuable comments on the manuscript from many

colleagues.



232

11. REFERENCES

[1] ICSU (1986): Spatial and Temporal Variability of Biospheric and Geospheric processes:
Research needed to determine interactions with global environmental change. Compiler

@. Risser. ICSU Press (Paris).

[2] IGBP (1990) Global Change Newsletter ed. G. Bjorklund. IGBP Secretariat (Stock-
holm).

[3] UCAR. (1986) Global Tropospheric Chemistry: Plans for the US Research Effort. Uni-
versity Corporation for Atmospheric Research, Office for Interdisciplinary Earth Stud-
ies. Boulder, Colorado.

[4] WOODS, J.D. (1985) The world ocean circulation experiment. Nature, 314, 501

[5] LOVELOCK, J.E. (1986) Geophysiology: A new look at the earth science.
Bull. Am. Met. Soc., 67, 392-397

[6] LOVELOCK, J.E. (1979) Gaia: A New Look at Life on Earth. OUP (Oxford).

[7] BROECKER, W.S. (1987) Unpleasant surprises in the greenhouse. Nature, 328,
123-126

[8] KARPLUS, W.J. (1977) The spectrum of mathematical modeling and systems simu-
lation. Math. Comp. Simulation, 19, 3-10

[9] CVITANOVIC, P. (1986) Universality in Chaos. Adam Hilger (Bristol).

[10] SUNDQUIST, E.T. (1985) Geological perspectives on carbon dioxide and the car-
bon cycle. pp5-59 of The Carbon Cycle and Atmospheric CO,: Natural Variations
Archean to Present ed. E.T. Sindquist and W.S. Broecker. Geophysical Monograph
32. American Geophysical Union (Washington).

[11] FUNG, I, PRENTICE, K., MATTHEWS, E., LERNER, J. and RUSSELL, G. (1983)
Three-dimensional tracer model study of atmospheric CO,: Response to seasonal ex-
change with the terrestrial biosphere.  J. Geophys. Res. , 88C, 1281-1294

[12] MAIER-REIMER, E. and HASELMANN, K. (1987) Transport and storage of CO; in
the ocean — an inorganic ocean circulation carbon cycle model.  Climate Dynamics,
2, 63-90

(13] ENTING, I.G. AND MANSBRIDGE, J.V. (1989) Seasonal sources and sinks of at-
mospheric CO,: Direct inversion of filtered data.  Tellus, 41B, 111-126

[14] TANS, P.P., CONWAY, T.J. and NAKAZAWA, T. (1989) Latitudinal distribution of
the sources and sinks of atmospheric carbon dioxide derived from surface observations
and an atmospheric transport model.  J. Geophys. Res., 94D, 5151-5172

[15] PEARMAN, G.I and HYSON, P. (1986) Global transport and inter-reservoir ex-
change of carbon dioxide with particular reference to stable isotope distributions.
J. Atmos. Chem., 4, 81-124

[16] OESCHGER, H., SIEGENTHALER, U., SCHOTTERER, U. and GUGELMAN, A.
(1975) A box diffusion model to study the carbon dioxide exchange in nature. Tellus,
27, 168-192



[17] SIEGENTHALER, U. and OESCHGER, H. (1987) Biospheric CO, emissions during
the past 200 years reconstructed by deconvolution of ice-core data. Tellus, 39B,
140-154

[18] ENTING, IG. (1987) A modelling spectrum for carbon cycle studies.
Math. Comp. Simulation, 29, 75-85

[19] BROECKER, W.S., PENG, T.-H. and ENGH, R. (1980) Modeling the carbon system.
Radiocarbon, 22, 565-598

[20] ELLIOTT, W.P. (ed.) (1989) The Statistical Treatment of CO, Data Records. NOAA
Technical Memorandum. ERL ARL-173. U.S. Dept Commerce.

[21] HOLTON, J.R. (1979) Chapter 8 of An Introduction to Dynamical Meteorology. Aca-
demic, New York.

[22] ALLISON, H. (1979) Inverse unstable problems and some of their applications.
Math. Scientist, 4, 9-30

[23] CRAIG, I.D. and BROWN, J.C. (1986) Inverse Problems in Astronomy: A Guide to
Inversion Strategies for Remotely Sensed Data. Adam Hilger (Bristol).

[24] JACKSON, D.D. (1972) Interpretation of inaccurate, insufficient and inconsistent
data. Geophys. J. R. Astr. Soc., 28, 97-109

[25] TWOMEY, S. (1977) Introduction to the mathematical inversion in remote sensing
and indirect measurements. Elsevier Scientific Publishing Co. (Amsterdam).

[26] BOLIN, B., BIORKSTROM, A., HOLMEN, K. and MOORE, B. (1983) The simul-

tancous use of tracers for ocean circulation studies. Tellus, 35, 206-236

[27) MANSBRIDGE, J.V. and ENTING, 1.G. (1986) A study of linear inversion schemes

for an ocean tracer model. Tellus, 38B, 11-26

[28] ENTING, I.G. and MANSBRIDGE, J.V. (1987) Inversion relations for the deconvo-
lution of CO, data from ice-cores. Inverse Problems, 3, 163-69

[29] NEFTEL, A., MOOR, E., OESCHGER, H. and STAUFFER, B. (1985) Evidence
from polar ice-cores for the increase in COj; in the past two centuries. Nature, 315,
45-7

[30] ENTING, I.G. (1985) A classification of some inverse problems in geochemical mod-
elling. Tellus, 37B, 216-229

[31] NEWSAM, G.N. and ENTING, L1.G. (1988) Inverse problems in atmospheric con-
stituent studies: 1. Determination of surface sources under a diffusive transport ap-
proximation. Inverse Problems, 4, 1037-1054

[32] ENTING, I.G. and NEWSAM, G.N. (1990) Inverse problems in atmospheric con-

stituent studies I Inverse Problems, 6, (in press)

[33] ENTING, L.G. (1985) Principles of constrained inversion in the calibration of carbon
cycle models. Tellus, 37B, 7-27



234

[34] ENTING, L.G. and PEARMAN, G.I (1987) Description of a one-dimensional carbon
cycle model calibrated using techniques of constrained inversion. Tellus, 39B,
459-476.

[35] ENTING, I.G. and PEARMAN, G.L (1986) The use of observations in calibrating and
validating carbon cycle models. in The Changing Carbon Cycle: A Global Analysis
ed. J.R. Trabalka and D.E. Reichle. Springer-Verlag.

[36] LORENZ, E.N. (1963) Deterministic non-periodic flow. J. Atmos. Sci., 20,
130-141

[37) LORENZ, E.N. (1985) Prospects for improved weather forecasting, pp.III-I to III-
II of Report of the seminar on progress in numerical modelling and understanding
of predictability as a result of the global weather experiment. Global Atmospheric
Research Programme (GARP). GARP special report No.43.

[38] MAY, R. (1976) Simple mathematical models with very complicated dynamics. Na-
ture, 261, 459-467

[39) GHIL, M. (1989) Deceptively simple models of climatic change. pp211-240 of Climate
and Geoscience ed. A. Berger et al. Kluwer Academic Publishers.

[40] ENTING, L.G. and MANSBRIDGE, J.V. (1987) The incompatibility of ice-core CO;
data with reconstructions of biotic COy sources.  Tellus, 39B, 318-325

[41] HOUGHTON, R.E., HOBBIE, J.E., MELILLO, J.M,, MOORE, B., PETERSON,
B.J., SHAVER, G.R. and WOODWELL, G.M. (1983) Changes in the carbon content
of the terrestrial biota and soils between 1860 and 1980: a net release of CO; to the
atmosphere. Ecol. Monog., 53, 235-262

[42] TANS, P.P.,, FUNG, LY. and TAKAHASHLT. (1990) Observational constraints on -
the global atmospheric CO, budget. Science, 247, 1431-1438

COSIRO Division of Atmospheric Research
Private Bag No.1,

Mordialloc, Victoria, 3195,

Australia



